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Abstract

The asymptotic behavior of an extended family of integral geometric random functionals,
including spatiotemporal Minkowski functionals under moving levels, is analyzed in this
paper. Specifically, sojourn measures of spatiotemporal long-range dependence (LRD) Gaus-
sian random fields are considered in this analysis. The limit results derived provide general
reduction principles under increasing domain asymptotics in space and time. The case of
time-varying thresholds is also studied. Thus, the family of morphological measures consid-
ered allows the statistical and geometrical analysis of random physical systems displaying
structural changes over time. Motivated by cosmological applications, the derived results
are applied to the context of sojourn measures of spatiotemporal spherical Gaussian random
fields. The results are illustrated for some families of spatiotemporal Gaussian random fields
displaying complex spatiotemporal dependence structures.

Keywords Central limit theorem - Gaussian subordinated random fields - LRD in physics -
Moving levels - Reduction theorems - Spatiotemporal increasing domain asymptotics

1 Introduction
1.1 Connections with Statistical Physics

Geometric integral functionals defining sojourn measures in the context of random fields
play a crucial role in Statistical Physics. These morphological descriptors arising in integral
geometry allow the characterization of connectivity, content and shape of stochastic spatial
structures in the analysis of physical systems. In particular, they complement the spatial
statistical and physical analysis of systems, whose stochastic structures are characterized by
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the Boolean model. Several physical phenomena involved in different issues of Statistical
Physics, such as complex fluids, porous media, and pattern formation in dissipative systems,
can be suitably analyzed in terms of these morphological measures. Particularly, Minkowski
functionals, as additive functionals of spatial patterns, provide the geometric description of
physical phenomena from integral instead of differential expressions. Special attention has
been paid to Minkowski formalism in the three dimensional Euclidean space, where this
family of functionals consists of the volume, the surface area of the pattern, its integral mean
curvature, and the Euler characteristic or integral of the Gaussian curvature.

The additivity property of Minkowski functionals is well-suited and applicable in sev-
eral areas of statistical mechanics where systems have structures or properties that can be
decomposed and analyzed in a linear manner. Some scenarios where additivity of Minkowski
functionals is suitable, and hence, effectively applied are homogeneous and isotropic systems.
Additivity is used in porous media or composite materials to quantify geometric properties
like volume, surface area, and connectivity. For well-separated pores or grains, the functional
is evaluated over the entire structure by summing of the functional values for each com-
ponent. This approach is useful in estimating properties such as permeability, mechanical
strength, and conductivity by decomposing the overall geometry into additive components.
In percolation theory, additivity is applicable in the analysis of disconnected clusters. For
systems below the percolation threshold, where clusters are typically separated and finite,
the additivity property allows easy computation of geometric measures by summing the
contributions of individual clusters. In materials science, Minkowski functionals are used to
describe the geometric features of grains. If the grains are mostly non-overlapping or exhibit
simple intersections, the additivity property is useful in characterizing grain growth, phase
boundaries, and interfaces in such materials, simplifying the calculation of volume, surface
area, and curvature. Summarizing, in systems where interactions are weak or the geometry
approximates simple shapes (like spheres or cubes), Minkowski functionals can be applied.
Assuming limited or negligible overlap, in density fields or point distributions, like Poisson
point processes or random tessellations, the Minkowski functionals for each region can be
summed to describe the global geometry.

Minkowski formalism offers robust morphological measures contributing to the introduc-
tion of order parameters characterizing pattern transitions in dissipative systems, dynamical
quantities characterizing spinodal decomposition, generalized molecular distribution func-
tions for the characterization of the atomic structure of simple fluids (see, e.g., Sect. 3 in
Mecke [37] and the references therein). Related statistical physical problems arising in these
fields can be solved applying mathematical properties of Minkowski functionals (e.g., com-
putation of virial coefficients and definition of accurate density functionals, prediction of
percolation thresholds, and formulation of general morphological models for complex flu-
ids based on the completeness of these additive functionals). Some drawbacks still must be
solved opening new research lines related to tractability of third and higher virial coefficients
in a cluster expansion; the improvement of the accuracy of threshold estimates based on
Minkowski functionals; the computation of analytic expressions of Minkowski functionals
beyond mean values of additive measures, and the definition of these functionals on lattices
and their associated second-order moments (see Sects. 4 and 5 in Mecke [37]).

The additivity property of Minkowski functionals becomes a limitation in systems exhibit-
ing non-linear interactions, non-linear phase behavior (e.g., phase separation in binary fluids
or emulsions), fractal or self-similar structures (non-integer dimensions and scale-dependent
structures), complex topologies (the presence of higher-order holes, handles, or cavities),
overlapping particles in granular and disordered systems, systems with non-additive energy
contributions (e.g., curvature effects in membranes and vesicles involve non-linear energy
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terms), and complex percolation structures, where near the critical threshold, clusters exhibit
scale-free and non-linear growth. In these cases, additional tools, such as fractal analysis,
non-additive geometric measures, or topological data analysis (TDA), may complement or
replace the use of Minkowski functionals to better describe the system’s behavior.

The present paper considers a more general family of morphological measures allowing
the dynamical analysis of spatial random structures in physical systems, beyond the purely
spatial analysis previously developed in the literature, addressing the case where thresholds
can change over time. The asymptotic probabilistic properties of this extended family of geo-
metric functionals allow, in particular, the characterization and prediction of future spatial
configurations in random physical systems, providing basic quantities, like asymptotic means
and variances, that play a crucial role in morphological analysis. In the context of percolation
theory and Boolean model, our approach introduces a more flexible stochastic modelling of
spatial patterns incorporating structural changes over time induced by time-varying thresh-
olds.

It is worthwhile noticing the interest in Cosmology of the extended asymptotic spatiotem-
poral analysis of Minkowski functionals addressed in this paper. Particularly, this analysis has
special significance in Cosmic Microwave Background (CMB) Radiation Variation studies
over time (see, e.g., Carones et al. [9], Duque et al. [12], Marinucci [34], among others).
The CMB encodes information from the Early Universe in the intensity and polarisation of
the light. The characterization of the statistical distribution of CMB plays a crucial role in
these studies. The analysis of morphological properties of CMB spherical maps is based on
completeness theorem, the invariance assumption under translations and rotations, and on
the additivity property of Minkowski functionals. Departure from Gaussianity or deviations
from isotropy assumption must be detected to validate statistical inference procedures, and
to discriminate between competitive scenarios for Big Bang dynamics. The central role of
Minkowski functionals in non-Gaussianity tests is well-known (see, e.g., Marinucci [34]). In
addition, Minkowski functionals allow to address computational burden, the ease of masking
or weighting data, and the analysis of deviations from different thresholds. To go beyond the
limited computation of Minkowski functionals to CMB temperature and weak lensing, in
Dugque et al. [12], Minkowski functionals are applied to CMB polarisation data, introducing
a new formalism that incorporates spin effects. CMB polarisation field is decomposed into
two rotationally invariant fields, usually analyzed through their angular power spectra (see
Sect.7). The angular power spectrum is not sensitive to the possible deviations from Gaus-
sianity or departure from statistical isotropy. This fact motivates the extended application of
Minkowski functionals to CMB polarisation data, exploiting their more efficient discrimi-
nation of Gaussian or isotropic deviations, with respect to the bispectrum, based on three
point correlation function, and trispectrum, based on four point correlation function (see also
Carones et al. [9] for further insights in the analysis of CMB polarisation intensity maps
from Minkowski functionals). The asymptotic probability distribution results derived in the
present paper, in particular, for spatiotemporal Minkowski functionals, provide new tools
for the derivation of a wider family of non-Gaussianity tests detecting changes or deviations
through time (see Sect. 7).

From a statistical point of view, the implementation of non-Gaussianity tests, in the spa-
tiotemporal context addressed in this paper, also requires the choice of a suitable parametric
scenario for the family of spatiotemporal covariance functions, characterizing the two point
correlation structure of the underlying spatiotemporal isotropic random field. Note that vari-
ances of Minkowski functionals also depend on the parameters of these covariance functions.
In the context of spatiotemporal Gaussian random fields (STGRFs), the Gneiting class of spa-
tiotemporal covariance functions offers a flexible nonseparable modelling framework (see
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Gneiting [14]). An extended formulation of Matérn covariance function family to the spa-
tiotemporal context can be achieved within this Gneiting class (see Bevilacqua et al. [6] for an
unified framework in the purely spatial case). See also Sect. 4.1, where additional examples
of Gneiting class of nonseparable spatiotemporal covariance functions are analyzed in the
illustration of Theorem 2, providing the asymptotic Gaussian distribution of spatiotemporal
Minkowski functionals.

1.2 State of the Art

Sojourn functionals were extensively analyzed since the nineties in the context of weak-
dependent random fields (see, e.g., Bulinski [7] and Ivanov and Leonenko [19]). Special
attention has been paid to the long-range dependent random field case (see Berman [5],
Leonenko [24], Leonenko and Olenko [26], Makogin and Spodarev [33], Marinucci et al.
[35], among others). Limit theorems for level functionals of stationary Gaussian processes
and fields constitute a major topic in this literature (see, e.g., Auffinger and Ben Arous [2],
Azdis and Wschebor [3], Cabaiia [8], Estrade and Ledn [13], Iribarren [18], Kratz and Le6n
[21], Kratz and Le6n [22], Marinucci and Vadlamani [36], Slud [43]). These papers contribute
to the characterization of topological and geometrical properties of random fields, from the
analysis of morphological descriptors like the Euler characteristic of an excursion set, the
number of up-crossings at level # on a bounded closed cube of R?, the probability of the
maximum to be greater than a given threshold u, or the analysis of anisotropy based on the
line integral with respect to the level curve at any threshold u (see also Miiller [39], Kratz
and Vadlamani [23] and Pham [40]).

In the characterization of the asymptotic distribution of geometric functionals under LRD,
the limit results derived are based on reduction principle. This principle was first discov-
ered by Taqqu [44] (see also Dobrushin and Major [11], Leonenko et al. [29, 30], Taqqu
[45]). Theorem 1 in Leonenko and Ruiz-Medina [28] provides a general reduction principle,
under increasing domain asymptotics in time, leading to the limiting distributions of prop-
erly normalised integral functionals, when the underlying spatiotemporal Gaussian random
field displays LRD in time. The restriction of this Gaussian field to the sphere allows the
application of these results in the context of CMB analysis. In this spherical context, inter-
esting asymptotic results for sojourn functionals, under increasing domain asymptotics in
time, have been derived in Marinucci et al. [35], covering the cases where the underlying
spatiotemporal random field displays Short-Range Dependence (SRD) and LRD (see also
Marinucci and Vadlamani [36]). The special case of Hermite rank equal to two deserves
special attention, since this case can be connected with Chi-squared statistics, usually arising
in non-Gaussianity tests in CMB analysis (see, e.g., Marinucci [34]). See also Leonenko et
al. [29]. The results of this paper extend the asymptotic analysis achieved in the above cited
references to the case of increasing domain asymptotics in time and space, incorporating
moving thresholds (see Sect. 1.3 for more technical details).

1.3 Our Contribution

Up to our knowledge, the problem of determining, via reduction theorems, the asymptotic
probability distribution of integral functionals of nonlinear transformations of LRD STGRFs,
under increasing domain asymptotics in space and time, has not been addressed in the current
literature. The extended analysis to the case of time-varying subordination, via a nonlinear
transformation depending on the size of the temporal domain constitutes the main contribution
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of the present paper. First Minkowski functionals involving moving levels subordinated to
STGREFs arise as interesting particular case of this extended analysis. Namely, we restrict
our attention to the case where time domain is a temporal continuous interval [0, 7], and
A(T) =TV, y > 0, defines the scale factor of the homothetic transformation of a convex
compact set K C R?, with center at point 0 € K. The case y = 0 was addressed in Leonenko
and Ruiz-Medina [28] (see also Marinucci and Vadlamani [36], where alternative conditions
were formulated in a Hilbert space framework, under a parametric modelling of spherical
scale dependent LRD). When y = 1, our Theorem 1 extends Theorem 1 in Leonenko et al.
[29] to the spatiotemporal context (see also Leonenko et al. [30]).

In the second part of the paper, Theorem 3 provides a general reduction principle under
T -varying nonlinear transformations of Gaussian random fields, with, as before, T denoting
the size of the time interval. Additionally to the assumed conditions on LRD in the first part
of the paper, in the derivation of Theorem 4, the divergence rate of the moving threshold
parameter must be controlled at the logarithm scale by the increasing of the size T of the
temporal interval (see Condition 6). In that sense, the methodological approach adopted
in the proof of this result is not standard. This reduction principle characterizes the limit
Gaussian distribution of Minkowski functionals involving moving levels. The application
of the above results to the context of sojourn measures of spatiotemporal Gaussian random
fields restricted to the sphere is then contemplated, motivated by the current literature on
CMB radiation variation analysis.

The outline of the paper is now introduced. Some preliminary results on geometrical
probabilities are first reviewed in Sect. 2. Section 3 derives the conditions for a general reduc-
tion principle under increasing domain asymptotics in time and in space (see Theorem 1). In
Sect. 4, Theorem 2 derives the asymptotic Gaussian distribution of spatiotemporal Minkowski
functionals by applying reduction principle provided in Theorem 1. Some examples are also
analyzed, where subordination to STGRFs with nonseparable covariance function is con-
sidered. The case where geometric integral functionals are computed from a 7 -dependent
nonlinear transformations of a Gaussian random field is studied in Sect.5 (see Theorem 3).
In Sect.6, the asymptotic distribution of suitable normalized first Minkowski functionals
involving moving levels, under increasing domain asymptotics in space—time, is derived in
Theorem 4. The obtained results are applied in Sect. 7 to the case of y = 0, when the under-
lying Gaussian spatiotemporal random field is the restriction to the sphere of a stationary in
time, and homogeneous and isotropic in space, STGRF.

2 Preliminaries

Under spatial isotropy, variance components in the chaotic expansion of spatiotemporal
geometric integral functionals can be computed from geometrical probabilities (see, e.g.,
Lord [31], Ivanov and Leonenko [19]). Some extended results can also be found in Aharonyan
and Khalatyan [1], and the references therein. We now summarize them and introduce the
corresponding notation.

Let vy(-) be the Lebesgue measure in R, d > 2, and K be a convex body in RY, ie.,
a compact convex set with non-empty interior with center at the point 0 € K. Let D(K) =
max {||x — y||, x,y € K} be the diameter of K. Let also vy(K) = |K| be the volume of
K, and v4_1(6K) = Uy—_1(K) be the surface area of K, where §K is the boundary of K.
Note that for K = B(1) = {x € R%; ||x|| < 1} is the unit ball, and K = Sy_1(1) = {x €
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; llx|| = 1} is the unit sphere, then D(B(1)) = 2, and |B(1)| = (d+ ) Ug_1(B(1)) =
2

2w 2
[Sa-1] = T ( )"
Let A(T)K be a homothetic transformation of body K with center O € K, and coefficient
or scaling factor A(T) > 0. Weassume that A(T) = T7,y > 0.Then, |A(T)K| = |K|T??.
Following the approach presented in Lord [31] (see also Ivanov and Leonenko [19]), the
probability density ¥4 (r),5(1)(z) of the random variable Z = pp(1) = ||P1 — P2||, with P;
and P, being two independent random points with uniform distribution in B(1), is given by,

for0 <z <2T7,
d d+1 1
Tt ey SRR (i —), (1)
[A(T)] -(zm) \ 2 2
in terms of the incomplete beta-function

C(p+q)
C(p)(q) Jo

In formula (2.6) in Aharonyan and Khalatyan [1], an extended version of the probability
density of the distance between two independent uniformly distributed points in a convex
body K in R? is derived, applying an alternative methodology to Lord [31] for the case of
hyperspheres. Specifically, let 7 be the space of all straight lines in R, and dy is an element
of a locally finite measure in the space 7, which is invariant, with respect to the group M of
all Euclidean motions in the space R (the uniform measure on J). Let also Fx (v) be the
chord length distribution function of body K, defined as

2d -1

Fg(v) = dy,
1Sa-2l Jixoize

where x(y) = y N K is achord in K. Then, for 0 < 7z < D(K),

|
S— Gl

Yam),B81)(2) =

L(p.q) = ' PN =077 dr, e (0,11, 2)

_ _ U,(K)/Z

d—1 d—1 d—1

Sa—1l|K| — Sqg—2|———— 1-F dv|. 3
Vox (2) = |1<|2[ ISa-llK| =282l = (= Fe@pdv|. @)
From (3), we also have, for 0 < z < D(A(T)K),

YAM)K (D) = Yoy (D) = [(IKItAM) 247154

1
[(IKI[A(T)19) P

U ATK
—|S4-2lz?~ 1% A (1- FA(T)K(U))dU]. “)

3 Reduction Theorems for Spatiotemporal Random Fields with LRD
We consider the spatiotemporal random field Z : (2 x R? x R) — R, with (Q, A, P)
denoting the basic probability space.

Condition 1. Assume that Z is a measurable mean-square continuous homogeneous and
isotropic in space and stationary in time Gaussian random field with

E[Z(x, )] =0, E[Z%(x,0)] =1
Cllx =yl It = s]) = E[Z(x, ) Z(y, $)] = 0.
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Under Condition 1, one can write
Ciz,t)=C(x—=yll,lt—=sD, z=Ilx—yI=0, T=]|t—s5[=0,

where C denotes the covariance function as a function of the arguments z and 7, respectively
representing the norm of the spatial argument, and the absolute value of the time argument.
While C means that we are considering the values of the covariance function depending on
the input arguments x —y € R? andr — s € R.

Remark 1 The non-negativeness condition of the covariance function has been usually
assumed in the literature of LRD stationary Gaussian processes, and isotropic random fields
during nineties, as standard assumption in reduction theorems, leading to central and non-
central limit results for integral functionals of nonlinear transformations of Gaussian random
fields. For an alternative approach in the derivation of limit results for weighted nonlinear
transformations of LRD Gaussian stationary processes we refer the reader to Ivanov et al.
[20]. See also Mainia and Nourdin [32], where the application of the Malliavin-Stein method
and Fourier analysis techniques in the derivation of spectral limit theorems is considered.
The general setting of product of spatial domains of different dimensions requiring different
scaling factors is also analyzed in Leonenko et al. [25].

Let Z ~ N(0, 1) be a standard Gaussian random variable with density

¢(w) =

w2 u
exp <—7>, weR, ®u) :/ ¢ (w)dw.

1
V2m

Let G(z) be areal-valued Borel function satisfying
Condition 2. EG*(Z(x, 1)) < oo.

Under Condition 2, G admits a chaotic expansion in terms of the normalized Hermite
polynomials in the Hilbert space L, (R, ¢ (u)du) of square integrable functions with respect
to the standard Gaussian measure. This expansion is given by

o0

N/
G@) =) T Hy(2), Ty = / G (@) Hy(2)¢(2)dz,
=0 n: R
where the Hermite polynomial of order n, denoted by H,(z), is defined by the equation
Lp(2) = (—1)"Hy(2)p (2). Note that Hy = 1, Hi(z) = z, and Ha(2) =22 — 1, ...

Following Taqqu [44], we will introduce the following condition:

Condition 3. The Hermite rank of the function G is m > 1. Hence, form =1, 1 # 0, or
form>2,71="--=Tn-1=0, Tn # 0 (see also Taqqu [45]).
Under Condition 3, the following spatiotemporal integral functional of Z (x, ) is defined:

T
Ar = / / G(Z(x, t))dxdt = Jo + Z Zr‘l‘é;_n,T
0 JAK "

n>m

T
E[AT]Z// Jodxdt = Jo|T|| K [A(T)]
0 A(T)K

T
&t :/ / H,(Z(x,1))dxdt
0 JA(DK
El&, 71 =0, E[&.7&.71=0, n #1, n,l > m, 5)
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where, as given in Condition 3, m denotes the Hermite rank of function G, and the integrals
are interpreted in the mean square sense.
Thus, forn > m,

o7 x(T) = Var(&, 1)
T
— 2n!T/ (1 - 5)/ C"(Ilx = yll, T)drdxdy
0 T/ JkAT)xKAT)

T
- 2n!T|KA(T)|2/O (1 - %)E[C” (1P — P2ll, D)]dr

T r [DKAT)
(1 - *) / YT,k (2)C" (2, T)dzdT,
0

= 2n!T|K|2T2Vd/ -

0
(6)

where ¥ (7),k(2), denotes, as before, the probability density of the random variable
pamk = |[P1 — P2||, where Py and P, are two independent random points with uniform
distribution in A(7T)K. In particular, from Eq. (1), for K = B(1), for0 < z <2T7,

=27 —=.>). 7
VrrBm@ = gt 1—(2;y)2< 2 2) @

in terms of the incomplete beta function (2). Thus,

T
o 51y(T) = Var (/ / H, (Z(x, z))) dxdt
’ 0 JAamBQ)

T £\ [DEAD)
- 2m!T|B(1)|2[A(T)]2d/ (1 - 7)/ Cc"(z, 1)
0 T/ Jo

d (d—i—l 1)
e 4 1 _— = dzd
X {[A(T)sz (i) 2 2] [T

T T
_ 2m!|B(1)|2dTyd+1/ (1 - —)
0

277
d+1 1
x/ 27em(z, o)1 N2 <i,7> dzdt
0 1-(5 ) 2 72

2TV

d T 2TY
- Sm!dlj;(g)Tde/o (1— %)/0 ZA-lem(z, v)

d+1 1
a+’ )dzdt. (8)

1—(2;y)2< 2 "2

Remark 2 1In the following, we will apply Lord (1954) results on the derivation of the probabil-
ity density of the distance between two independent uniform points in hypersheres. Consider
the positive constants F; and F> respectively defining the supremum and infimum of the
radius of the balls such that the following inclusions hold

x1

FiB(1) € K € F2B(1). )
From Egs. (4)—(6) in Lord (1954),

Civrrry Bes) < ¥rr xk < Co¥rr Bsy). 0 < C1 < Ca, (10)
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where Y77 g (z) denotes the probability density of the random variable pxrr = || P1 — P2,
with P and P, being two independent random points with uniform distribution in KT7. As
before, K denotes a compact convex set with non-empty interior, and with center at the point
0 € K. In particular, B (S;) denotes the ball with center O € B (S;), and radius S;,i =1, 2,
according to constants F;, i = 1,2, in Eq. (9).

The following additional condition will be assumed.
Condition 4.

(i) C(z,t) — 0, if max{z, T} — o0.
(i) For some fixed m € {1,2,3...}, there exist §; € (0, 1) and 6, € (0, 1) such that for
A(T) =TV, for certain y > 0,

i ‘7;3:,1( (T) _
TS prd(4s) OO
From Remark 2 (see also Egs. (6), (8) and (10)), it is straightforward that Condition 4(ii)
holds if there exist §; € (0, 1) and 8, € (0, 1) such that as T — o0,

1 T T\ [T d+1 1
S— 1—— d=lemz 1)1 L~ )dz .
T6.+ydazf0 ( T)/O : @) () 2 2) T
(1)

In the subsequent development, Condition 4(ii) will be verified in terms of Eq. (11).

Remark 3 Condition 4 and Eq. (11) mean that the spatiotemporal Gaussian random field
Z displays LRD in space and time. The general reduction principle provided in Theorem
1 essentially follows from this condition, for any function G € L;(R, ¢ (u)du), under the
Gaussian scenario introduced in Condition 1 (see also Eq. (28) in the proof of this result).
This fact is illustrated in Sects.3.1 and 4.1. Specifically, the case of separable covariance
functions in space and time is considered in Sect. 3.1. In this case, Condition 4(ii) holds for
0<A<1/m,and0 < @ < d/m (see Egs. (14) and (16)), which corresponds to the case of
LRD in time and space. The nonseparable covariance function case is illustrated in Sect. 4.1
within the Gneiting covariance function class (see Eqgs. (30)—(34)). The sufficient conditions
considered, 0 < 8, < 1 — % < 1,0 <8 < 1—=2¥9(y —2aB) < 1, in the first example,

and 0 < §p < 1 — % < 1,0 <8 < 1—2vY(y —2aB) < 1, in the second example,
reflect LRD in time and space, involving space—time interaction in the restrictions on the LRD
parameters «, 8 (time), ¥, v (space), as well as on the shape parameter y characterizing the
scaling factor of the homothetic transformation of K C R?. Note that, in both cases separable
and nonseparable covariance function cases, the LRD parameter are involved in the variance
of Minkowski functionals.

3.1 Separable Covariance Functions

For the case of separable spatiotemporal covariance functions in the unit ball,
C(z,7) = CSpace (2)Crime(T),

we have
02 31y (T) = M1 (T (T), (12)
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where
T T
bi(T) = 2T/0 (1- ?) cn (n)dt

bom (T) = |B(1)[2dT"* " d=lem ()1 d+11 d
2m - 0 Z Space Z 17( B )2 2 3 2 Z.

2Ty

Then, in the weak dependent case in time, i.e., when the temporal covariance function is
absolutely integrable, as T — oo, we obtain

bim(T) =2L1T(1 4 o(1))

o0 o0
L, :/ Clime(D)dT < 00, / CFime(D)dT # 0. (13)
0 0
Suppose that for some bounded slowly varying functions at infinity £1(t) :
Li(7)
Crime(T) = A A > 0. (14)

Then,

T ™\ [Li(0) "
blm(T)=2T/O (1—?)[ - } dr.

Under covariance model (14), Eq. (13) holds for A > 1/m, corresponding to the weak-
dependent case in time. For A = %, by (T) = 2T log(T)LT(T)(1 + o(1)). While for

0<Ac< %, applying the change of variable x = %,
1

_ L1(xT) 1

_ 2 A

bun(1) = 212y 1) | Hrc i (1~

= 2Ly T> ™A LT(T)(1 + o(1))

1
Ly = [/ = r)r—Ade] =[(1—mA)2—Am)]". (15)
0

Similarly, as T — oo, under weak-dependence in space, i.e., when the spatial covariance
function is absolutely integrable over the spatial domain,

brm(T) = L3TY (1 + o(1)),
where
o0 oo
Ly = [B()d / 1Cn @)z < o0 / 1C @)z £0.
0 0
Furthermore, if for some bounded slowly varying functions at infinity £(z) :

L@ =, (16)

CSpace (2) =

7%

=4
then, fora = 7,

2TY m ] 1
bzm(T):|B(1)|2dTVd/ 241 [if)] I z(di,f>dz
0 2@ 1-(5#7) 2’2

= LaT" log(T7 )L™ (T )(1 + o(1)),
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with Ly = #;/2). For0 <@ < %, considering the change of variable u = %
2Ty " d+1 1
ban (1) = B Par?d [ 2 [iﬂ I . (i f) dz
0 @ 17(2%) 2 "2
~ 2 L(TY u) d+1 1
— D247y @d—ma) pm py / d—1 —1+1)7 -
IB()|“d LTTY) A u Ty + e\ T2 du
¥ 2 11
— \B(l)|2dTy(2d_ma)£m(TV) / ud_ll 2 (di’ 7>du
0 1-(5)"\ 2 "2
2 LT 1) d+1 1
da—1 (L7 7Tu) d+1 1
+/o ‘ <U"<TV> l)llf(%)2< 2 ’2>d”
= LsT?C4=m& £m (17 ) (1 + o(1)), (17)
where
B od—md+1, d=3 (d—mz&+1)
5= = —=,
@—mr (9T (5T2)
since

2 1
d+1 1 d+1 1
/ w= i, ~|du = Zd/ wdﬁlll_wz i, = |dw
0 1=(%) 2 2 0 2 72

2d 1 1—w -
)/ w17 (1 = = dtdw
0 Jo

Il
&
—_~
U
oE| 2
DI —
N—
e
4
~
-
|
-
N
L
=
(8]
1
S—
I\
g
D
U
g
| I
L
-~

d+1 1
dB (5. 3) Jo
28 (151, 441)
= d+l 1)
dB (3, 5)
and 5
Lm(TY d+1 1
lim ud-1 Mq I 2 L,, du =0 (18)
T—>o00 Jo Lm(TY) 1-(%) 2’2

(see also Lemma 2.1.3 of Ivanov and Leonenko [19]).

Summarizing, for the introduced separable covariance function family, when K = 5(1),
Condition 4(ii) holds in the following cases:

From Eq. (12), wheny =0, and 0 < A < %,

o 5y (T) = m!LaT> ALY (TH(1 + 0(1)), (19)
hence,

2
tim 7800

T—00 T 1481 - ’ (20)

for0 < 81 < 1 —mA < 1, in the case of LRD in time. This case has been considered by
Leonenko and Ruiz-Medina [28]. While fory > 0,0 <A <1 and0 <& < £,

02 51y (T) = mLyLsT> AL (T)T? =" £ (T ) (1 + o(1)), @1)
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and

o2
o s @)

— . = 00,
T 00 T1+51 Tyd(l+52)

forO0 <8 <1—mA <1,and0 < 8, <1 — (ma&)/d < 1, in the case of LRD in time and

space. For the remaining cases,

2
fim B
T—oo T1H81 Tyd(1+8) —

’

forany é; > 0, i = 1,2, and Condition 4(ii) does not hold.

Theorem 1 Under Conditions 1,2,3 and 4, the random variables
[Ar —E[A7]]

Yr=— ——
|..7m|(7m,K(T)/m!

and

sen(Tn) Ji [y« Hu(Z(x, 1))dxdt
om,k (T)

have the same limiting distributions as T — oo (if one of them exists).

Ym,T =

Proof We consider the decomposition A7 — E[Ar] = S1,7 + S2,7, where

o0 o0

Tm Tn T,
Sir = Egm,T, Sy = Z 75" T, Z — < 0.

! n!
n=m+1 n=m

From (5),
Var(Ar) = Var[S, 7] + Var[$2, 7],

and we will prove that Var[$; T]/ KA(T)(T) — 0, T — oc.
From Condition 4(i),

sup C(z,t)—> 0, T—> o0
(@ r)eB)

81,6
B ={(z,7); T=T" orz > T7%).

Furthermore, for the set

591,62

By 7 ={(z.1); 0<7<T" 0=<z=<T7%},

(22)

(23)

(24)

(25)

(26)

27)

one can use the estimate C’”“(z, ) < 1. Let us consider 6; € (0,1),5, € (0,1) as in

Condition 4. Then, from Eq. (6),

o jz
Var(Spr) = Y o o (T)
n=m+1 ( )

{T1+y2d [/51 N /51 Szj| C’”“(z DYy, K(Z)dzdf}
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2
for some positive constant k; > 0, where we have used Zf‘im % < 00, and C" 1! < cmtl
forl > 2, since C(z, ) < 1, under Condition 1. We then obtain for some positive constants

k>, k3, ks, keeping in mind equation (6), and Remark 2

Var(Sy,7) < ko § ks o177 140452

81.52
(z,T)€By

T
+ T sup (O 1) / o (17 7)€" GOV k ()dzdr
B

Hence, as T — oo,

Var(§ 1
2(7?;)) =k o2 1 (T) +ks sup {C(z, )}
G m ,

" m (z,t)ijl &

fB;,@ (1= %) C™(z, O)¥7r k (2)dzdT
X
g (1= ) €@ D1y k (dzdr

— 0,

(28)
where we have applied that from Condition 1, for all T > 0,
Sy (1= £) €™ (@ O¥ry x (2)dzdT
T
<
Lo (1= F) €@ DYk (2)dzdT —

3

and that from Condition 4(i), SUP . gt {C(z,7)} — 0, T — oo, as well as from
Condition 4(ii) (see also Remark 2 and Eq. (11))
GI%I,K (T)
Tio Trd(+6)
as T — oo. From Egs. (25), (26) and (28),

e¢}

Var (Y7 — Y1) = 0, T — oo, (29)
as we wanted to prove. O

Remark 4 From Eq. (29), if the limit exists, Y7 and Y,,, 7 have the same limit in probability,
and hence, in distribution.
4 Sojourn Functionals for Spatiotemporal Fields

We consider the first Minkowski functional

M(T)=|{0<t<T, xeT'K; Z(x,1) > u}|

T
:/ / Gy, (Z(x,t))dxdt, u=>0,y >0,
0 TV K

where G, (z) = I;>,, thatis, G,(Z(x, t)) is the indicator function of the set

{0<i1<T, xeT"K; Z(x,1) > u}.
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19 Page 140f29 N. Leonenko, M. D. Ruiz-Medina

Then,
EM((1)] = (1 — ®u)T|K|T"*
Jgw) = ¢w)Hg—1(w), q =1,

and from Theorem 1 with m = 1 we arrive to the following result.
Theorem 2 Under Conditions 1-4 with m = 1, the random variable

[mi1) = - ik T

T o\ [DIVE) 172
< | o) 2|K|2T1+27d/ (1 —f)/ C(z. DYrr k (2)dzdT
0 T/ Jo

-1

converges to a standard normal distribution as T — 0.

Note that the case y = 0 was proved in Theorem 1 of Leonenko and Ruiz-Medina [28].
In particular, for the ball K = B(1) C R4, the random variable

-1
iMlm - = auyntertdr (§ 1) ] (o) [0 @2 (1 fay

172
T 277
d+1 1
><T1+Vd/ (1 - l)/ zd_lC(z, )1 N2 (i *) dzdrt

0 T/ Jo 1—<W) 2 2

is asymptotically distributed as a standard normal random variable, as T — oo.

-1

4.1 Examples

Let us analyze Condition 4(ii) with m = 1 for nonseparable covariance functions in the
Gneiting class (see Gneiting [14]). This family of covariance functions is given by

Clxll, 1) = o 0 I . 02>0, (x,7)eR? xR, (30)
[y (z2))4/? ¥ (r2) -

in terms of a completely monotone function ¢ and a positive function ¥ (u), u > 0, with a
completely monotone derivative. We will analyze two special cases of functions ¢ and v in
(30) in the following two examples.

4.1.1 Example 1

Let us consider the one-parameter Mittag—Leffler function E,, for 0 < v < 1, which is a
completely monotone function (see, e.g., Gorenflo et al. [15], Haubold et al. [17]), given by

oo k

Z
EU(Z)Z};W’ ZG(C, 0</3<1.

Let function ¢ in Eq. (30) be defined as
pu(2) = Ey(=2), 0<v<l, 0<7<lI, (31)
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for nonnegative argument z > 0. This function is a complete monotone function, that is,

dr
dz”

(=D ——¢u(2) 2 0,

forallr =0,1,2,..., and 0 < v < 1 (see Barndoff-Nielsen and Leonenko [4]). From
Theorem 4 in Simon [42], for z € R, thatis, forz € Rand z > 0, and v € (0, 1),

1 1

m < Ey(-2) < T (32)

[CAd+wvl-1z
The function ¥ () = (1 + ato‘)ﬂ, a>0,0<a<1,0<pB <1, >0, has completely

monotone derivatives (see Gneiting [14]).
From Egs. (7) and (32),

r o 277, d+1 1
/0(1—?)/0 z C(z,f)ll_(ziy)z<2,2>dzdr

T T 277 Zd 102
= /0 (1 B ?)/0 (at? + D21+ T —v) (227 /((at> + DFT))]

d+1 1
X117(2TLV>2 (T, 5) dzdt

- _rl 2 xd—1452
— T1+ydfo¢/3d72yy+2aﬂy (1 —u)
0 0 (auZa + T—2a)ﬁd/2

d+1 1)

11—(%)2 (T’ 2

X — — —dudx,
T28Y=2YY + T'(1 —v) [XZV/(aMZ(x + T72ot)ﬁy]

(33)

where the last equality in Eq. (33) has been obtained by applying the change of variables
T = Tu and z = T” x. From ( 33), Condition 4(ii) holds if 1 + yd —aBd —2yy +2aBy >
yddy + 81 for some 61, 8> € (0, 1). In particular, a sufficient condition for Condition 4(ii)
toholdis y > af, and ¥ < m Under this condition, one can consider, for instance,
yd — afd > ydd,, and 1 — 2yy + 2aByY > 81, and hence, 0 < & < 1 — % < 1,
0<6 <1-=2Y(y —2apB) < 1.

4.2 Example 2

Consider now, in Eq. (30),

¢(Z)=m,z>0,'5>0,0<7§1,v>0
W(t)=(1+at°‘)ﬂ,a>0,0<a§1,0<ﬁ§1,1:20. (34)

It is known that the function ¢(z) is completely monotone while, as before, function ¥ (t)
has completely monotone derivatives. We restrict our attention to the ball B(1). In a similar
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way to Eq. (33), one can obtain

r o 277, d+1 1
/0 (1 — ?)\/(; Z C(Z, T)I]_<2T%)2 <T, 5) dzdt

~ N 1 2 xd—lo.Z
— T1+yd7a,6d72yyu+2aﬂyv (1 _ u)
0 0 (au2a + T72a)ﬂd/2
d+1 1
I sy (52)

S T2eByv=2Vyv L g[xzfu/(auh + T—Za)ﬂfv]dudx,

(35)
Condition 4(ii) is then satisfied if 1 +yd —afd —2yyv+2aByv > ydd, + 681, for some

81, 82 € (0, 1). In particular, a sufficient condition for Condition 4(ii) to hold is y > «f, and
yv < m Under this condition, one can consider, for instance, yd — «fd > ydé,, and

1-2yYv+2aByv > 81, leadingto0 < 8, < 1—% < 1,0 <& < 1-2vy(y —2aB) < 1.

5 Reduction Theorem for Time Varying Subordination

For each fixed T > 0, let G7 € Ly(R, ¢(z)dz) such that

o0

T
Gr(z)=zjqq( L H, @), (T = /R Gr(2)Hy ()¢ (2)dz.

!

q=0
For example, one can consider the indicator function with moving threshold,
Gr(Z(x, 1)) =z(c,0)>u(T)>

or, equivalently,
Gr(2) = Lsur) € L2(R, ¢ (2)d2),

for each fixed T > 0. Here, u : Ry — R be such that u(T) — oo, as
T — o0, and Gr(z) admits the following orhogonal expansion in terms of Hermite polyno-
mials:

Jo(T) = o ¢(E)ds =1 —@u(T))
Jq(T) = f(T) Hy ()¢ (x)dx = Hg—1(u(T)¢pu(T)), g = 1. (36)

In the subsequent development, we consider the general case of a T-varying nonlinear
transformation G € L2 (R, ¢(z)dz). We then analyze the asymptotic behavior of the func-
tional

T 00 (T
amy = [ [ G =3 PP, 37
0 JAMK —o

where, as before, A(T) =TV,y >0, and

T
&(T) = / / H,(Z(x,t))dxdt, YneN, T > 0.
o Jrrg
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The mean and variance can be computed as follows:

E[A(T)] = T K| Jo(T).

, X I
Var(A(T)) = E[A(T) —E[A(D)]]I" = Z Waq,KA(T)(T), (38)
qg=m .
where
T T D(TYK)
op Ak (T) =2q!T|K|2T2dV/O (1 —?)/O CY(z, T)Yrvk (2)dzdT. (39)

We assume that function Gr has Hermite rank m > 1, for every T > 0, i.e., Condition 3 is
satisfied. The derivation of Theorem 3 is obtained under the following additional condition.

Condition 5. For some m > 1,

— Var(A(T))
limy7_s G <1. (40)
12 Ok ar)(T)

The technical nature of Condition 5 does not hinder its verification in practice, as follows
from the proof of Theorem 4, where this condition is proved to hold for spatiotemporal
Minkowski functionals with moving levels.

Theorem 3 Under Eq. (40) in Condition 5,

Y(T) = [A(T) — E[A(T)]] an
|Tm (T)|om, 77 & (T) /m!

and

sgn(Tn (D)) [ [y x Hn(Z(x, D)dxd1

Y, (T) = 42
m(T) om 171 (D) (42)
have the same limiting distributions as T — oo (if one of them exists).
Proof The proof is straightforward from Condition 5. Specifically, from Eq. (38),
In(To, (T)
Var(A(T)) > ~—0DK 43)

(m))?

Considering R(T) = Y(T) — Y,,(T), or, equivalently, Y(T) = R(T) + Y,,(T), since
Var(Y,,(T)) = 1, from Eq. (43 ), under Eq. (40),

Var(A(T))

J2(T) 2
o2 Om k) (D)

= 1 4+ lim7_ oo Var(R(T)).

1= mT—>c>c>

Thus, lim7_ o Var(R(T')) = 0 (if the limit exists). ]
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6 First Minkowski Functional with Moving Level

We consider the geometric functional

MT)=|{0<t<T, xeT"K; Z(x,1) = u(T)}

T
= / f I7(,0)>u(rydxdt
o Jrvk

=(1—®@@)) KT+

q=1

T
@// Hy(Z(x,1))dxdt, (44)
q: o Jrrk

where

Jq(T) = ¢(T))Hy—1 (u(T)),

and u(T) is a continuous function such that u(7T) — oo, as T — oo.
In the next result, the following condition is assumed:

Condition 6. Assume that Condition 4 is satisfied, and u (T') is such that u*(T") = o(log(T)),
and u%(T) Sup(z,r)eBgl'Bz C(z,t) > 0,as T — oo, where

BEVP —((z,1); T = TP orz > TP}, (45)
for some B € (0, 81), B2 € (0, 8).

Remark 5 Note that, for
AT =T, y >0, u*(T) = o(log(T[A(T)])) = o((yd + 1) log(T)), T — oo,

if and only if u*(T) = o(log(T)). In particular, for any &; > 0, i = 1,2, u>(T) =
0(log(T*'[A(T)]4%2)) = o((ydez + £1) 1og(T)) = o(log(T)).

Remark 6 Note that the set B?“‘SZ introduced in Eq. (27) is not included in the set family

[B?' ”32, B1 € (0,61), B e (O, 82)] . This set family is considered in the proof of Theorem

4 (see Egs. (52)—(53)), to apply Condition 6 incorporating Condition 4(ii) (see also Remark
).

Theorem 4 Under Conditions 1-3, and Condition 6, as T — oo, the random variables
M(T) — T 4IK|(1 — @ (u(T)))

172
¢ u(T)) [2T|K|2T2vd ST =2) fPTE ez, 1y, (@ r)dzdr]

and
I frvx Z(x, Ddxdr

172
[2T|K|2T2dy fOT (1 — %) fOD(TVK) C@ DV ppy (2, ‘L')dZdT]

have the same asymptotic distribution, that is, a standard normal distribution, where M (T)
has been introduced in (44).
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Proof Tt is known that for bivariate normal density (see, e.g.,Eq. 10.8.3 in Cramer and Lead-
better [10])

1
P(x,y,p) = ———ex (—7(x2+ 2 - 2px )>, (46)
PO i P\ 20—y Y Y
the following identity holds:
o0 o0
/ o (x,y, p)dxdy
u(T) Ju(T)
( Y d )2+ ! /p ( ”Z(T)> dv 47)
= —_— X — ye—
u(T) ey 2 Jo P 1+v /) J/1=-22

In our case, in Eq. (47), p = 5(||x —yll, |t — s|), we then obtain
E[M(T)] = (1 — ®(T)|K|T' 74

EIM*(T)] = /
[0,T]x[0,T]

e¢} [e¢]
:[ / f ¢, w, p)dudwdxdydtds
[0,T1x[0,T1JTY KxTY K Ju(T) Ju(T)

o0 2
= 722y | g2 U d)(u)du]
u(T)

1 /T /T/ /E(ux—yn,lt—sn u2(T) dv_
+— ex — xdydtds
27 Jo Jo Jrrkxrrk Jo A Vi—v?

= T2 1K P[1 - d(T)1?

1 (T (T Clllx=yl.lt—sD) u(T) dv
+—/ / / / exp | — dxdydtds.
2 Jo Jo Jrvkxrrk Jo I+v ) /T— 2
(48)

E|I I dxdydtds
./TVKXTVK [Z(x,t)>u(T) Z(y.s)>u(T)] Y

Thus, from Eq. (48), operating in a similar way to Eq. (6) in the integrals over time and
space, we have

Var(M(T)) = E [M*(T)] — [EIM(T)1?

T T D(TYK) -
= 2T|1<|2T2Vd/ (1 - F>/ 2 @
0 0

1 [CGD u*>(T)\  dv
X — exp | — ———dzdr, 49
27 Jo p( l—l—v)«/]—v2 ¢ )
where %,TV () = (z*("*l))lpm,y «(2), with ¥, (2) being, as before, the probability
density of the random variable px = ||P; — P»||, where P; and P, are two independent

random points with uniform distribution in 77 K (see also Remark 2). The proof is based on
verifying that Condition 5 holds under the assumptions made, and hence, applying Theorem
3 for m = 1. Specifically, we prove that

Var(M(T))

m7rooo——F5——— <
OOJIZ(T)U%KTV (T)
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Note that J1(T) = ¢ (u(T)) = —5= exp(— u*(T))/2) > 0, and

u(T)
exp (— 1iv)
$2(u(T)) =2“Xp< (T)<1+ )) 0

Hence, from Egs. (49) and (50),

Var(M(T)) _ 2 y2d/T T /DWVK) e
paayp = 2KET (=) [ @
C(z,7) dv

X/O' exp( (T) (1 +U)> idzdt
2yd d 1~
= OT|K 2T [/m . /m ﬁz} Topr ¢ @)

C(z,7) dv
X ex T)( )) 7d2d1’
/0 p( ( I+v 1 —?

= S5i1(T) + 5(1), G

where the set Bgl %2 has been introduced in Eq. (45), and the set E?l 2 is defined as

ﬁlﬁz {(Z'C) O<‘L’<T‘51 O<Z<TV‘82}

with ﬂl € (0, 61), /32 € (0, 82).
From Condition 6, applying Remark 5, uX(T) = o (log((T)El ([A(T)]d)‘”)) , for any

1, & > 0. Keeping in mind that S +v < 1, we obtain

a-17
O ES e
C(z,7) d
X exp (uz(T)) 7v2dzdr
0 1—v

_ 142yd 2 _ T3
=ks T exp (u (T)) /B.»;uvﬂz (1 T) 2 Wy (2)

xarc sinC(z, t)dzdt

< kg TIHe1 T2 +dve: /ﬂ9 , (1 _ 7) d— 1pryK(z)dzdr
BTI. 2

SU(T) < ks T‘”Vd/ (1-%
§f;1-ﬂz

T
< k9T1+51+81 [A(T)]d+dﬂ2+d82’ (52)
for some positive constants kg, and ko. In particular, for &; = §; — B;,i = 1,2, under
Condition 4(ii), as T — o0,
Si(T k
1(T) - 9 53)

2 = 1 2
otk (D)~ Frrgracmy otk (1)
Let us now consider S»(7"), under Condition 6,

sup C(z,7) >0, T —> o0
. r)eBﬂ] B2

B?;ﬁz ={(z,7); T > T8 orz > T)’ﬁz}’
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and, since 1% < 1land ﬁ > 1,0<v<C(z1),CE1)—0 (7)€ Bﬁlﬁﬂz’ as

T — oo, we obtain that S>(7') satisfies
_ Apl2yd | 12 _ 1)
S2(T) = 27427 | /Bilyﬁz (1= ) Yorrs @

€@ ) v dv
X exp | u“(T) ) ————dzdrt
/0 P ( L+v/) J/1=12

< o7 1+2vd | g 2 ( _j)
<2T K| e 1 T Vory ¢ (2)

C(z,7) ) dv
X exp (u“(T)v) ———=dzdrt
/0 p( ) V1 =02

< k2T KPP exp | u>(T)  sup  C(z, 1)

B1.82
(z,7)€B

T
x /BNZ (1= F) Vo QC G dzar,

for some positive constant k1. Hence, for T' sufficiently large,

$2(T)

< ki1 exp uz(T) sup C(z, 1)
of x(T)

- 1.2
BT

(z,7)€e

Jgpror (1= F) Yoy C (2 T)dzdw

x T
Sgrnggirin (L= F) Yoy )C (2 DdzdT

<1, (54)
since under Condition 6,

exp uz(T) sup Ciz,o)| > 1, T — oo,
(z,r)eBé‘il’ﬁ2

and k11 < 1, for sufficiently large 7. Finally, from (53)—(54),

Var(M(T))
P*w(T))of  (T)

L ST) | S(T)
= lim7_ o <012’K(T) + GEK(T)> <1. (55)

lim7 o0

Thus, the desired result follows from Theorem 3, and the asymptotic normality of

I Jrvx Z(x, Ddxdt
1/2
[2T|K|2T2dy foT (1 — %) fOD(TVK) C(z D Wppy (2, 'r)dzd‘t]

[}
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7 Sojourn Functionals for a Class of Spherical Random Fields

This section derives a central limit result for sojourn functionals subordinated to STGRFs
homogeneous and isotropic in space, and stationary in time, restricted to the unit sphere.
Let Sy_1(1) = {x € R%; |lx|| = 1} be the unit sphere embedded into R¢, for some
d > 2, and denote by dvy_1(x) the normalized Riemannian measure on S;z_1(1). Denote
also by & = arccos (<x,x/)) the angle between two points x,x’ € Sy_1(1). For every

x,x' € Sq—1(1), lx — x'|l = 2sin(§). with || - || being the Euclidean distance. Let us

denote Sld)(u) u € Sqg—1(1), m = 1,2,...,h(,d), | € Ny, the real spherical harmon-
ics on Sy_1(1) (see Leonenko [24], Muller [38], and the references therein), with h(l, d)
=Q2l+d-2) ((l;fz_)?l)!l denoting the dimension of the eigenspace of the Laplace Beltrami
operator generated by

[si0. m=1.2...na.a). 1emn,

Let {Z(x, 1), x € R te ]R} be a zero-mean, mean-square continuous, STGRF, homo-
geneous and isotropic in space, and stationary in time, with covariance function satisfying

o Juz (x)
E(lxl, ) = 27T (d>/ r>/ Gdn. ),
2 OxnE

(56)

where G is defined from the spectral measure F of Z arising in Bochner Theorem (see, e.g.,
Ivanov and Leonenko [19], Schoenberg [41]) satisfying

// Fdw,dn) = / / G(dA,dpn) < oo,
o Jo

o= [ rus.ap. 57)
loll<x Jnl<p

Let us consider Tg(x,t) = Z(x,t), for every x € Sz_1(1), and t € R, defining the
restriction of Z(x, t) to the unit sphere S;_;(1). The following identities will be applied in
the characterization of the second-order pure point spectral properties of T (x, t) from the
spectral representation (56) of the covariance function Cof Z.

In the following, we denote Sy_1(u) = {x eRY; ||x|| = u} . Let us first consider the

characteristic function of S;_ (1)
1
o exp (i (A, x)) dvg—1(A) = Ya(ux), (58)
[Sa—1@)| Js, @)

where Y; denotes the spherical Bessel function, and dv;_ is the normalized Riemannian
measure on Sg_1(1). Applying Eq. (1.2.13a) in Ivanov and Leonenko [19], the following
relationship holds between the spherical Bessel function and the Bessel function of the first
kind

d
Ya(z) = 29221 <5> Ji2 (220702, z =0, (59)

where

e z 2m—+v 1
J@ =Y 0" (Z) 7 il en 4 v+ DI
2
m=0
is the Bessel function of the first kind of order v > 1/2.
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Thus, from Egs. (58) and (59),

1
R exp (i (A, x —x")) dvg_1(})
[Sa—1@)| Js,_ @) (i )
a\ Ja=2 (ullx —x'[])
— 9d-2/2p (,) —_ (60)
2 wlx —x' T

Applying now addition theorem of spherical Bessel function

oo h(l,d) i 2()»1’1) ﬁ()ﬂﬁ)
Ya0p) = cHd) D" D" sio 150 =R (61)
1=0 m=1 T a7

where ¢ 2(d) = 24— IF( ) 792, and

x=(@u), 11 20, u=x/lx|]l € Sg_1(1)
y=(2,v), >0, v=y/llyl € Sg—1(1)

p =l =yl = Jr2 + 2 — 2rimcos(y), cos(y) = ~= 2Ly
IxIyl’
(62)
From Eqgs. (58)—(62),
Clllx =yl v
00 0o oo Jy a2 (Ar1) Jp, a2 (Ar2)
=2[Cl(d)]22|:/ / cos(ut) ahw a2 b a2 Q(d)\,d,u)]
i—o L0 JO (Ar)) 7 (Ar2) 7
n(d,d)
Z S\ D)\ (), (63)

where (x,y), (u,v), and (r1,ry) are defined as in Eq; (62). For ri = rp = 1, that
is, in the case of considering the covariance function Cg of the restricted random field
{Tr(x,1), x € Sz_1(1), t € R}, we obtain

Cr(lx —yn )
1a=2 (A)
2[e1 ()] / / cos(ut) jz Q(dk,du)
T
hl.d)

Random field {Tr (x, ), x € Sg_1(1), t € R} thenhas r-varying angular power spectrum
{A;(7), T >0, | € Ny} given by

4+d2(0)
A,(r)—ZF( ) d/2/ / cos(/ur)|: i i } G(dr, dp), T =0, I € No.
A2

(65)

Equation (65) allows the interpretation of the elements of the T-varying angular spectrum
{A;(r), T =0, I € Ny} as the inverse Fourier transforms of the temporal spectral measures
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I a2 ()72

f(dw) =2r (%) 7d/2 fo‘x’ |: H;Z ] G(dX, dp). Equivalently,
P

A(r) = /0 cos(ut) f(du)

T ()
=T (g) nd/Z/ cos(/u:)/ [ ,+d_22 } G(dn, dp). (66)

Note also that, from (56), applying trigonometric identity [|x — x'|| = 2sin (§) , for every
x,x" € Sg_1(1),

d 00 Jd 2 (AMlx|D)
CR(||x—x Il ‘L’)—2 HF(Z)/ cos (i T)/ ———-G(dr,dp)
0

Allxlh =
_ 00 Jd 2 AZ sin (£
2T <g>f cos (uT) (,12,)) G(dxr, dw)
2/ Jo 0 (A2sin % K2
= Cg(cos(8), 1), (67)

where as before, 0 denotes the angle between vectors x and x’ in Sy_;(1). Thus, Tk has
covariance function (67) (see, e.g., Leonenko and Ruiz-Medina [27]).

Condition K. Random field {Tr(x, t), x € Sz_1(1), t € R} is defined on the sphere as the
restriction of a zero-mean STGRF with covariance function (56).

Under Condition K (see Eqs. (64)—(66)), random field T admits the following orthogonal
expansion, in the mean-square sense, for every fixed r € R, and x € Sy_1(1),

oo h(l.d)
d
Tr(x,0) =Y Y am(®)Syy @),
[=0 m=1
where a5, (1), m = 1,...,h(l,d), | € Ny, are independent zero-mean Gaussian stochastic

processes such that E[ay, (1)] = 0, Elap, (t)ay, ()] = 8y 8mm Ar(|t — t']), with A;(|t —
t']) = A;(7) satisfying (66), and > ;2 h(l, d)A;(t) < oo, forevery T € Ry.
Let now consider the first Minkowski functional subordinated to Tg (x, t), given by

T
Nt :/ / I7g x,=udva—1(x)dt
0 JS4-1(D)

={0=<t=<T; TR(XJ) >u, x € Sq—1(1)}]

= E[Nr] + Z M (7). (68)

n>1

where E[N7] = (1 — ®(u)) 22 and J (u) = ¢ (u)Hy—1 (1), n > 1, and

)

T
n(T) = / / Hy, (Tr(x, t))dvg—1(x)dt.
0 JS4-1(1)
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Thus, E[n,(T)] =0, E[n.(T)m(T)] =0, n # 1, and

o2(T) = [n2(T)]

T T
= 2n!/ / / C" (llx = x'II, It = ') dv(x)dv(x")dtdt’
0 JOo JSg—1(1)xSg—1(1)

T
T ~
=2n!T|Sd_1(1>|2/ (1= %) E@awi = Wl 1)) dr
0

1 d d—1
= 2n!T|Sd_1(1)|2ﬁI’ (5) r-! (T)
2

d—3

T p2 - . =
1 — — d-2 1- n
X/o /o ( T)Z ( 4> C"(z, T)dzdT
—1 -1
= 2n!T4x "1/ (E) [r <L)]
2 2

-3

T 2 5
) ~/0 /() (1 B %) Zd72 <1 - ZZ) Cn(z, T)dZd‘L’, (69)

where C" denotes, as before, the nth power of the covariance function C. Here, W; and
W, are two independent uniformly distributed random vectors on S;_; (1) with probability
density of their Euclidean distance given by, for 0 < z < 2 (see Lemma 1.4.4 in Ivanov and
Leonenko [19])

‘ x
>

d-3

iP[||W—W||<z]=ir A\ p-r (a2t 42 1—i i (70)
dz b= Jr \2 2 4 ‘

Condition L.

(i) Assume that sup_cp9 21 C(z, 7) > Oas T — oo.
(i1) There exists 6 € (0, 1), such that

1 T T 2 ZZ 7
lim — (1—— i2c;y(1-2)  dzdr = 0.
T T5/0 T)/o Z7C@D 4 2dt =00

Remark 7 Note that, for the restriction to the sphere of a STGRF with covariance function
as in Example 1, Condition L holds if d > 3.

Under Conditions K and L, applying the corresponding reduction theorem, the following
central limit result follows.

Theorem 5 Assume that Conditions K and L hold. Then, the random variable

Nr =T — ®@))[Sq—1(1)]

1
d—3

s 172
T 2 _ 2\ 7
) |:1“(‘§7)11"<‘12‘)T Jo (1=2%) [5 Cz, 1)z¢2 (1 - %) dzdt]
has asymptotically standard normal distribution as T — oo.

The following central limit result is obtained for T-varying thresholds.
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Theorem 6 Assume that Conditions K and L hold, and there exists B € (0, 8) such that as
T — oo,
u*(T) sup Cu,TP)— 0, u’(T) = o(log(T)).
ue(0,2)

Then, the random variable

N =T = ®w(T))ISq—1(D)

172°
1 d=3
872 T 2 d-2 2\ ?
has asymptotically a standard normal distribution, as T — oo, where
N7 ={0=<t=<T; Tr(x,t) 2 u(T), x € Sq—1 (D} .

The proofs of Theorems 5 and 6 can be obtained from Egs. (69) and (70), in a similar way
to the proofs of Theorems 2 and 4, respectively.

7.1 Spherical Spatiotemporal Covariance Functions

Special cases of stationary covariance functions on spheres cross time have recently been
analyzed in White and Porcu [46]. In our case, we pay special attention to the family of
nonseparable covariance functions introduced in Eq. (11) in White and Porcu [46], since
its restriction to Sgz_1(1) can be considered as proposed here. In addition, in Theorem 2 in
White and Porcu [46], competitive models of spatiotemporal spherical covariance functions
are proposed for real data analysis. In particular, the covariance function family

ce® o’ ’ 0 €0 R
(”)_ww%¢<ww%)’ € L0l ek,

is considered for surface air temperature reanalysis data. These covariance modes capture the
strong spatial structure displayed by data given by daily temperature averages over a global
grid. Since the overall temperature distribution is similar across days displaying a clear
spatial structure, the implemented spatiotemporal spherical covariance models that rescale
space with time, and are expressed in terms of the geodesic spherical distance instead of the
Euclidean distance, allow to effectively capture the strong spatial structure in this type of
data.

Note also that, one can consider the restriction to the sphere of the covariance function
family considered in Egs. (6) and (11) in White and Porcu [46], and beyond. Equations (64)
and (67) then hold for such a restriction. Specifically, in Eq. (30), we consider, for every
u >0,

o) = (2"’11" (v))_1 (cul/z)v K, (cul/Z), c>0,v>0
w(u)=(1+au°‘)'8, a>0,0<a<l1, 0<B<1, 71)

where K, (z) is the modified Bessel function of the second kind of order v, or MacDonald
function (see, e.g., Gradshteyn and Ryzhik [16]). Thus,

ez = 6% 2" T ) e llz)’ Ky e lizl), 0> >0, ¢>0, v>0, zeR?
(72)
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with associated Fourier transform

o) = M(c* + ||A||2)_(U+%) . AeR! M=o, (73)

that is involved in the definition of the spectral measure F in Eq. (57). Its restrictionto S;_1 (1)
then leads to an alternative family of spherical covariance functions to the ones considered
in White and Porcu [46].
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